friried applied
e sciences

Article

Path Tracking Control with Constraint on Tire Slip Angles under
Low-Friction Road Conditions

Jaepoong Lee !

check for
updates

Citation: Lee, ].; Yim, S. Path Tracking
Control with Constraint on Tire Slip
Angles under Low-Friction Road
Conditions. Appl. Sci. 2024, 14, 1066.
https://doi.org/10.3390/
app14031066

Academic Editor: Suchao Xie

Received: 26 December 2023
Revised: 17 January 2024
Accepted: 24 January 2024
Published: 26 January 2024

Copyright: © 2024 by the authors.
Licensee MDPI, Basel, Switzerland.
This article is an open access article
distributed under the terms and
conditions of the Creative Commons
Attribution (CC BY) license (https://
creativecommons.org/licenses /by /
4.0/).

and Seongjin Yim 2%

Department of Intelligent Systems and Robotics, Chungbuk National University, Cheongju 28644, Chungbuk,
Republic of Korea; ske03005@chungbuk.ac.kr

Research Center for Electrical and Information Technology, Seoul National University of Science and
Technology, 232 Gongneung-ro, Nowon-gu, Seoul 01811, Republic of Korea

*  Correspondence: acebtif@seoultech.ac.kr; Tel.: +82-2-970-9011

Featured Application: Path Tracking Control for Autonomous Driving.

Abstract: This paper presents a method to design a path tracking controller with a constraint on tire
slip angles under low-friction road conditions. On a low-friction road surface, a lateral tire force
is easily saturated and decreases as a tire slip angle increases by a large steering angle. Under this
situation, a path tracking controller cannot achieve its maximum performance. To cope with this
problem, it is necessary to limit tire slip angles to a value where the maximum lateral tire force is
achieved. The most commonly used controllers for path tracking, linear quadratic regulator (LQR)
and model predictive control (MPC), are adopted as a controller design methodology. The control
inputs of LQOR and MPC are front and rear steering angles and control yaw moment, which have
been widely used for path tracking. The constraint derived from tire slip angles is imposed on the
steering angles of LOR and MPC. To fully verify the performance of the path tracking controller with
the constraint on tire slip angles, a simulation is conducted on vehicle simulation software. From the
simulation results, it is shown that the path tracking controller with the constraint on tire slip angles
presented in this paper is quite effective for path tracking on low-friction road surface.

Keywords: path tracking control; low-friction road condition; tire slip angle; tire force saturation

1. Introduction

Over the past decade, research groups and the automobile industry have intensively
explored autonomous driving because it is predicted to have impacts on several aspects
of driving such as traffic flow, ride comfort, and road safety [1-3]. With respect to safety,
autonomous driving has been expected to reduce social costs and damages incurred from
drivers by preventing traffic accidents. As a result, a huge amount of papers on autonomous
driving have been published in the meantime. According to the survey, it has been widely
known that autonomous driving operations include perception, localization, planning, con-
trol and navigation, and system management [3]. Among them, planning or path planning
generates a reference or target path based on information obtained from environments, and
path tracking controls a vehicle, following the reference states with several actuators. This
paper focuses on path tracking control (PTC). For the last decade, PTC has been intensively
explored [4-6]. Consequently, a huge deal of papers have been published to date in the
field of PTC [4-10].

To date, most path tracking controllers for autonomous driving have been designed
on a high-friction road surface where the tire-road friction coefficient, u, was set between
0.8 and 1.0. Since 2019, some papers concentrating on PTC under low-friction road con-
ditions have been published [11-32]. These papers are classified according to controller
design methodologies, input configurations, actuator combinations and tire-road friction
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coefficient, as given in Table 1. As shown in Table 1, the lower limits of y were set between
0.25 and 0.4. In this paper, a low friction road condition means that y is 0.4 or less.

Table 1. Summary of path tracking controllers on low friction roads.

Controller Input Configuration Actuators i Reference

LQR, MPC, SMC (64, 165 6/] FWS, 4WS 0.4 [30]
04,05 [12]
0.2,05 [14]
MPC (6] FWS 0.3,0.8 [15]
0.2,0.85 [21]
0.3 [22]
FWS, 4WID 04,05 [11]
FWS, 4WID, 4WIB 0.6,0.7 [16]
MPC [0 AFx FWS, 4WID, 4WIB 0.4,0.8 [17]
FWS, 4WIB 0.3 [28]
[6/] FWS, 4WID 0.4,0.7 [19]
MPC [6f AFx AM,] FWS, 4WID 0.3 [20]
(671, [AM.] FWS, 4WID, 4WIB 0.3 [23]
(67 AM] FWS, 4WID 0.5,0.6 [29]
[67 /] 4WS, 4WIS 0.4, 0.65 [13]
LQR [05 6] 4WS 0.25,0.5 [18]
(07 FWS 0.34 [24]

LQR (o) [‘ZA‘Z]i 98 Fws, 4ws, 4WIB, 4WID 0.4 [31,32]

V4

[AM;] 4WIS, 4WID, 4WIB 0.4 [25]
SMC [6/] FWS 0.5 [26]
[6r AM, ] FWS, 4WID, 4WIB 0.3 [27]

In Table 1, 0, Or, AFx and AM; are the control inputs, which represent the front and rear
steering angles, the control longitudinal force, and the control yaw moment, respectively.
An input configuration is composed of those control inputs. In Table 1, seven input
configurations were given. With those input configurations, a linear quadratic regulator
(LQR), model predictive control (MPC), and sliding mode control (SMC) were adopted as a
controller design methodology.

From the point of view of an actuator for PTC, front wheel steering (FWS), rear wheel
steering (RWS) and 4-wheel steering (4WS) have been selected as an actuator for PTC to
date. For the last decade, by virtue of development of in-wheel motor or e-corner module
systems, 4-wheel independent steering /braking /driving (4WIS/4WIB/4WID) has been
available for vehicle stability control (VSC) and PTC. Several actuator combinations can be
composed of those actuators, as shown in Table 1. If AM; or AF; is selected as a control
input, a control allocation is needed to distribute it the control tire forces generated by RWS,
4WID and 4WIB.

Naturally, on a low-friction road surface, the magnitudes of longitudinal and lateral
tire forces, Fy and Fy, become small because y is low [33,34]. Among them, F’s generated
at front wheels have significant effects on path tracking performance in cornering. Figure 1
shows F,, with respect to the tire slip angle, , and . In Figure 1, the values of the tire slip
angles, a; and aeo, are 5° and 20°, which give the maximum and saturated lateral tire forces,
Fy,max and F, «, respectively. As shown in Figure 1, F, is saturated and decreased to Fy
as « increases to &« over a,; where Fy gy is generated. In other words, F, becomes Fy ,
which is smaller than F ;. due to larger slip angle a over ay,. For example in Figure 1,
16% of Fymax is reduced at aoo when p is 0.6. Moreover, F, is reduced as y decreases, as
shown in Figure 1. On a low-friction road surface, Fy is more easily saturated than on
high-friction one. For the above two reasons, a path tracking controller, designed on a
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high-friction road surface, shows a poor performance on a low-friction one. To overcome
this problem, it is necessary to design a path tracking controller with the consideration
of low-friction road surface and lateral tire force saturation. In this paper, a constraint on
the tire slip angle (CTSA) is derived from the definition of «, which results in the bound
constraint on steering angles.
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©)
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2
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Tire Slip Angle, « (deg)
Figure 1. F,, with respect to & and p.

Research on vehicle motion control under low-friction road conditions has been
performed in the field of vehicle stability control (VSC). In this paper, VSC means a control
which tries to make a vehicle track a reference yaw rate generated by a steering angle, and
lateral stability control (LSC) means a control which tries to keep the side-slip angle, 3, as
small as possible [34,35]. To date, a lot of papers have been published in the field of VSC
and LSC [36-38]. Among the literature, some papers have been published to limit the tire
slip angle such that Fy is not saturated or Fy is maintained at its maximum on low-friction
road surface [39-45].

These papers can be classified into two categories. The first approach is to limit the
slip angle of the front wheel when « is over ay, at control allocation stage [39,40]. If Fy
reaches its maximum, then the optimization variable F, of front wheel is set to the constant
Fymax, and an extra optimization problem is formulated with remaining variables and
modified cost function. Generally, quadratic programming (QP) has been adopted for
control allocation. In the research, QP is applied twice so as to limit . Another method is to
use a daisy chaining method (DCM) for control allocation, which is a cascade optimization
under element-wise constraint [41]. The second approach is to use an extra controller for
the purpose of making a be a;, [42—45]. In the research, various methods have been applied
to keep Fy, at its maximum so as to generate the maximum lateral acceleration. For example,
some compensation coefficients were adopted to tune the magnitude of Fy . However, in
these research projects, « was not directly manipulated by a method. Different from the
previous two research projects, CTSAs are set as the bound on steering angles in this paper.

The aim of this paper is to present a method to impose a CTSA for the purpose of
making a path tracking controller better under low friction conditions. From the definition
of tire slip angle, CTSA is derived. To consider CTSA in controller design procedure, LOR
and MPC are adopted as a controller design methodology. 6rand &, and AM are selected as
a control input, which make three input configurations. When imposing CTSA in LQR, the
control inputs, §rand J;, are clipped by the constraint. In MPC, the constraint on steering
angle is simply added into the optimization procedure. To distribute AM, into tire forces
generated by various actuator combinations, a control allocation is applied. Through the
control allocation, the effects of various actuator combinations composed from FWS, 4WS,
4WID and 4WIB, on path tracking performance is analyzed. A simulation is done on a
vehicle simulation software, CarSim 8.02, to verify path tracking performance with CTSAs.
From simulation results, it is concluded that a path tracking controller with CTSA shows
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quite a better performance in terms of path tracking than one without CTSA on low-friction
road surface.
The contributions of this paper can be summarized as follows:

1. This paper presents a method to impose a CTSA on steering angles in order to generate
the maximum lateral force on a low-friction road surface. The constraint is simply
derived from the definition of tire slip angle and easily applied into steering angles,
i.e., control inputs of LQR and MPC. From simulation results, it is verified that the
CTSA can greatly improve the path tracking performance on low-friction surface.

2. The proposed CTSA makes the most of the lateral tire force. This means that there
are little tire forces left to improve the control performance with extra actuators.
Under that condition, the effects of various combinations composed from the ac-
tuators such as RWS, 4WID, and 4WIB on control performance are discussed from
simulation results.

3.  From the discussion on simulation results, it is recommended that LOR is better than
MPC in terms of computation time and simplicity of controller structure, and that the
actuator combination, FWS + RWS, shows the best performance under CTSA.

This paper consists of five sections. In Section 2, design procedures for LQOR and MPC
with various actuator combinations are presented. Moreover, the derivation procedure
for CTSAs is also presented. In Section 3, performance measures on path tracking are
presented for the purpose of tuning LOR and MPC. In Section 4, simulation is conducted
and simulation results are discussed in view of the performance measures. The conclusion
of this paper is drawn in Section 5.

2. Design of Path Tracking Controller with Constraints on Tire Slip Angles
2.1. Vehicle Model

In the context of PTC, a 2-DOF bicycle model has been widely employed to repre-
sent yaw and lateral behaviors of a vehicle, as discussed in the literature [25,30-35,39,40].
Figure 2 shows the coordinates, geometry, and variables of the bicycle model. This models
the lateral and yaw motions of a vehicle under the assumption of a constant longitudinal
velocity. The state variables for this model are the yaw rate, 7y, and the side-slip angle, .
With these variables, the equations of motion (1) are obtained [32]. The tire slip angles,
denoted as ay and «,, are defined as Equation (2) for the front and rear wheels. The linear
lateral tire forces, F,rand Fy, are calculated as Equation (3). By combining Equations (1)-(3),
the state-space equation for the bicycle model is derived as Equation (4).

F yr

Figure 2. 2-DOF dynamic bicycle model.

{ mo{ (1) t;} () + Fr (1) 0

Ly(t) = IeFyp(t eryr( ) + AM:(t)
I
() = 8¢(t) = B(t) — fot) a,(t) = 6:(£) — B(t) + ’rzit) 2

Fyf(t) = CfD(f(i’), Fyr(t) = Crle(t) (3)
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Figure 3 shows the coordinates and variables derived from the target path for path
tracking. The literature on PTC introduced the concepts of lateral offset and heading errors,
denoted as e, and ey, at a specific point C as depicted in Figure 3 [11-32]. To enhance path
tracking performance, this paper introduces a preview function, as used in the previous
works [24,26,30-32]. The preview distance, L,, is calculated using Equation (5), where k,
is the velocity gain representing the preview interval. In Figure 3, the point C is located
at the vehicle’s center of gravity. The preview point, P, and the point Q on the target path
are determined with L,. At the point Q, the time derivatives of e, and e, are calculated as
Equation (6), under the assumption that e, is limited to an angle less than 10 degrees and,
consequently, can be approximated as sine, ~ ¢,.

(4)

Ly = ky - vy )
{20 = sesine(t) Bl - Lyt = oveg ) B~ Ly
ep(t) = @4(t) — @(t) = vxx(t) — (1)

Figure 3. Coordinates and variables derived from target path.

The vectors x, w, and u of the states, the disturbances, and control inputs are de-
fined as Equation (7), respectively [11,12,14-17,19-23,28,29,31,32]. With those vectors and
Equations (4), (6) and (7), the state—space equation for PTC is derived as Equation (8), where
the matrices A, B; and B, are defined as Equation (9) [32].

wi(t) = x( ; )
u(t) = [ 0p(t) 6 (t) AM(t) |

x(t) = Ax(t) + Byw(t) + Bou(t) (8)
0 vy —0Ux _Lp 0 0 0 0
0 O 0 -1 0 0 0

A= GG GG B = ||, B,= | ¢ )
— |00 moy == o2 mz{x m%x 0
—Cil+Cyly 2Cr+12C, IyC LG 1
0 0 : i —L JI;Ux 0 flzf L I

Three types of control input, named u;, u; and ug, corresponding to input configu-
rations IC#1, IC#2 and IC#3, are composed of three elements, (Sf, dr and AMy, as given in
Equation (10) [31,32]. In Equation (10), B, {k} representing the k-th column of the matrix B,.
In Equation (10), ¢ is available in all input configurations, while J, is exclusively selected in
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IC#2 and IC#3. In the case of IC#3, RWS, 4WIB and 4WID are used to generate AM,. With
those actuators, 6, and the braking and traction torques (T'5; and Tp;) for each wheel are
obtained from AM,. This paper assumes that T; and Tp; are generated through the use of
4WIB and 4WID, respectively.

u(t) =24 (t) By = [Bz{l}] for IC#1
i’ = [ f t ] Bzz = [Bz{l} Bz{Z}] for IC#2 (10)
5(1) :{ (f) AM.(t }T By = [Bo{1} B,{3}] for IC#3

2.2. Design of LQR

When designing LQR, a linear quadratic cost function (LQCF) is to be defined. LQCFs,
J1, ]2 and J3, for PTC with three input configurations, IC#1, IC#2, and IC#3, are defined as
Equation (11), respectively. These LQCFs are transformed into the vector-matrix form
as Equation (12). The weighting matrices Q and R; in Equation (12) are defined in
Equation (13). The weight p; in LQCFs is determined with Bryson’s rule, as given in
Equation (14), where ¢; represents the maximum allowable value for the associated terms [31,32,46].
For better path tracking performance, ¢; and k, are tuned. The control inputs uj, up and ug
for IC#1, IC#2 and IC#3 are obtained as Equation (15). In Equation (15), P; stands for the
solution to the Riccati equation for IC#i.

= {0 + el +p352<>+p472<t>}dt
]1——]04-]5 fm52 for IC#1

(11)
Jo=Jo+ J5~ {0503t +p652( )}dt for IC#2
Js=Jo+ Jo© {s03(t) + prAME(t )}dt for IC#3
_ Q 0 ][ x(t) .
L—/O uz(t) 0 RH () dt, i=1,2,3 (12)
Ry =ps for IC#1
Q = diag(p1,02,03,04), § Ro = diag(ps,pe) for ICH#2 (13)
R3 = diag(ps,p7) for IC#3
1
Pi= = (14)
i é,12
u;(t) = —Kix(t) = —R; 'BJ;Pix(t), i = 1,2,3 (15)

2.3. Constraint on Tire Slip Angles

Generally, there are physical limits on the front and rear steering angles, é; and 6.
For example, (5f and J, are limited to 30° and 5°, respectively. Under the limitations, (Sf is
easily saturated on a low-friction road surface [33,34]. Moreover, as shown in Figure 1, Fyf
is also saturated and decreased as af is over where Fy y,x is generated. In case of that
condition, a path tracking controller cannot achieve the maximum performance. For the
reason, & should be limited to &, as given in Equation (16). By combining Equation (2)
and Equation (16), Equation (17) is obtained. From Equation (17), the constraints on af
and «, are obtained as Equation (18). Let this denote the constraint on the tire slip angle,
Equation (18), as CTSA.

af ()] < ()] < (16)
o 0)] = o700~ 8) = 22| < a0 = [sr0) - pi)+ P22 | < 17
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In order to calculate the lower and upper bounds of Equation (18), it is essential to
measure or estimate 5. However, § is hard to measure with an on-board sensor. For this
reason, B should be estimated with an observer. For the purpose, an extended Kalman
Filter is employed in this paper [47].

From the point of view of LQR, Equation (18) is the constraint on the control inputs,
¢ and J. For this reason, it is necessary to design LQR with the consideration of the
constraints. The simplest way to impose the constraints, Equation (18), is to clip the
control inputs obtained from LQR with the constraints. This does not need any additional
procedures. The second method is to design with LQR under the constraints, Equation
(18). The third method is to use MPC because it can explicitly handle any constraints in
optimization procedure. The second method is not considered in this paper. Let this denote
LOR without and with the CTSA as LQRN and LQRC, respectively.

2.4. Design of MPC with Constraints on Tire Slip Angles

As shown in Table 1, MPC has been widely adopted as a path tracking controller for
the last decade because it can handle nonlinear or time-varying systems and nonlinear
constraints besides linear time-invariant ones [11,12,14,16,17,19-22,27-30]. Generally, MPC
is designed in the discrete-time domain. For the reason, the first step of MPC is to dis-
cretize Equation (8) with the sampling time, Ts. As a result, the discrete-time version of
Equation (8) is obtained as Equation (19). In Equation (19), the subscript k represents a
particular time instant. If k is 0, it means the current time instant. The matrices F, G and H in
Equation (19) are obtained as an approximated form of Equation (20). In this paper, it is
assumed that the disturbance wy in Equation (19) is set to 0. The discrete-time version of
LQCE, Equation (11), is obtained as Equation (21). In Equation (21), N is the prediction
horizon. Let this denote the current state vector as xy. The state vector at the time instant k
is obtained as Equation (22) from Equation (19). In Equation (22), xj is the current state. By
expanding Equation (22) from the first to N-th time instant, new vectors and matrices are
defined as Equation (23). With these definitions, the state-space equation and LQCF from
the first to N-th time instant are calculated as Equation (24) and Equation (25), respectively.
By replacing X of Equation (25) with Equation (24), the LQCEF, Equation (25), is obtained by
Equation (26). In Equation (27), the bound on steering angle, dmax, is imposed on the control
input U. Moreover, instead of Equation (27), CTSAs can be imposed on the control input,
as set in Equation (28). In Equation (28), Urand Uy are the elements of U corresponding
to ér and J;, respectively. By and 7 are the values of f and 1, obtained from the current
state xg. With this manner, the quadratic programming with the optimization variable
U, the cost function Jpipc, and the bound constraints of Equation (27) and Equation (28)
is formulated [7]. In this paper, the solver, quadprog(), provided in MATLAB R2019a
optimization toolbox, was applied to find the optimum U at every time instant k. After
finding the optimum, MPC usually selects the first element of the optimum U as the control
input. In this paper, Ts and N are set to, respectively, 0.01 s and 30.

X1 = ka —+ GWk -+ Huk (19)
F=1+A-T,,G=B;-T,, H=B, - T, (20)
N .
Jmpc =Y, (Xk Qx; + uy Ruk) (21)
k=0
k=1
xer1 =Fxo+ Y F 'Huy ;4 (22)
i=0
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X1 F H 0 0 0 0 g
X2 F FH H 0 0 0 w
X = X3 ,F: F3 ,ﬁ: FZH FH H 0 0 ,U: up
: : : : : 0 : (23)
XN FN FN-1H FN-2H FN-SH H un_1
Q =diag(Q, -+ ,Q), R =diag(R,--- ,R)
X = Fxg + HU (24)
Jmpc = x¢Qxo + XTQX + UTRU (25)
Jupc = UT (H'QH+R) U+ 2x{F QHU (26)
_(Smax S U S 5max (27)
! 1
— g+ Bo+ L0 < Up <y + Bo+ L0 08)
_“m_";BO_% SUVSDCM‘F,BO_%

Different from LQR, MPC can directly handle the constraints on the control inputs,
ie., 5f and J,, as given in Equation (27) and Equation (28). However, MPC is to solve the
optimization problem every time step, which requires a large amount of computations,
compared to LQR with clipping. For the reason, there are hard limitations in implementing
MPC on real vehicles. Let this denote MPC without and with the CTSA as MPCN and
MPCC, respectively.

2.5. Control Allocation for LQR and MPC with IC#3

As shown in Equation (10), AM, is calculated from IC#3. After the controllers calculate
AM3, it should be converted into the longitudinal forces applied to wheels. This force is
generated by various combinations of the actuators, RWS, 4WIB, and 4WID. Typically, this
conversion is accomplished with a process known as control allocation. In this paper, a
weighted least square (WLS)-based method is employed for control allocation, which has
been adopted in previous works [31,32].

Figure 4 illustrates the tire forces at each wheel and AM, when AM, is
positive [25,30-32,35,39,40]. In Figure 4, four wheels are numbered as 1, 2, 3 and 4 in
the order of the front left, front right, rear left and rear right wheels, respectively. In
Figure 4, AF,, represents F, generated by the rear wheels through RWS. AFyq, AFyy, AFy3
and AFy4 denote Fy’s generated by 4WID and 4WIB. If AF,; is positive, it corresponds to
Tp;i generated by 4WID; otherwise, it corresponds to Tp; generated by 4WIB. Those five tire
forces need to be determined so as to generate AM,. For the purpose, WLS-based method
is selected as a control allocation method.

If I

>
J
A

F

2t AM: X

AF N AFu 2 AFx |
LI of i

2tf

Figure 4. Geometric information and coordinate system of tire forces and AM,.
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The equilibrium condition among AM; and tire forces is derived as Equation (29) from
the geometric information depicted in Figure 4 [36,39,43,46]. The components of vector z
are given in Equation (30).

(t)
(t)
[z1(t) zo(t) z3(t) za(t) zs(t)] AFQE? =z(t)q(t) = AM;(¥) (29)
t
()

Zz(t) = —lfsinéf(t) + tf COSéf(t), Z3(i’) = *lf sinéf(t) — tf COS&f(t), (30)
z4(t) = Iy sin O, (t) + t, cos 6, (t), z5(t) = I, sind,(t) — t, cos o, (t)

{ z1(t) = 2l cos 5, (1),

The quadratic cost function for WLS is given as Equation (31). Within Equation (31), {;
is the product of i and F,; at the wheel i, i.e., uF,;, which represents the friction circle radius.
The vector of virtual weights, denoted as k, is introduced in Equation (31) for the purpose
of selecting the combination of actuators [25,30-32,35,39]. The quadratic cost function, Jrc
in Equation (32), is obtained from the constraint Equation (29). In previous research, the
equilibrium condition Equation (29) should be satisfied for the purpose of generating AM,.
The cost functions, Equations (31) and (32), are summed into a single one (33) with the
Lagrange multiplier, . In Equation (33), it is important to set # to a value of 1 or higher;
otherwise, the equilibrium condition Equation (29) will not be met. The optimal solution
for Equation (33) is algebraically calculated as Equation (34) by taking the derivative of
Equation (33) with respect to q [31,32].

Jo = KzA?z(zl(t) n K3A§232(t) n KIAFyZ,(t)z-ZK4AF§3(t) n KlAFyzr(t);K5AF§4(t) — qT(1)Oq(#)
2 3 4
—dige |l 1 1 1 1 1 (31)
O=dlataaaw E}K
k=diag| x1 x» k3 K1 ks
Jec = {z()q(t) — AM:(£)} {z(t)q(t) — AM:(1)} (32)
Jea =To+1-Jec = 4" (HOq(t) + n{z(H)q(t) — AM:(1)} {z(t)q(t) — AM=()}  (33)
T -1 T
Aoyt (1) = 1{ @+ 12" (D2(t) } 2" (H)AM (1) (34)

When WLS is applied to control allocation for IC#3, an arbitrary combination of
actuators comprising RWS, 4WID, and 4WIB can be configured. To account for several
actuator combinations, the virtual weights, denoted as «;, can be set to match a particular
combination of those actuators [31,32]. The detailed usage of the virtual weights and the
procedure to derive 6, Tp; and Tp; of each wheel can be also found in the literature [31,32].

In the field of VSC or PTC, the friction circle constraint, as defined in Equation (35), has been
included into the optimization procedure for control allocation [48-50]. This constraint can
be transformed to define the tire force margin (TFM), as defined in
Equation (36). TFM indicates how much extra tire force can be generated under VSC
or PTC. If TEM is small, F, and F, are near its maximum, which indicates the fact that
an extra actuator selected to generate these forces becomes useless. If TFM is zero, this
indicates the fact that both Fy and F, are saturated and that there are no margins to generate
extra tire force for VSC or PTC. As shown in Equation (36), TFM becomes much smaller
under low-friction road conditions. If CTSA is imposed, then it is expected that TFM easily
becomes zero.

{WE:(1)}? = Fp(t) + Fy (1) (35)
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TEM(t) = pF:(t) — y/ F3(t) + F3(t) (36)

3. Performance Measures for Path Tracking Control

In the domain of PTC, e, and e, have been widely used as indicators for assessing
path tracking performance. However, different from conventional PTC literature, this paper
adopts a double lane change maneuver as the target path for collision
avoidance [13,16,17,20,21,31,32]. This maneuver was employed to evaluate the reacha-
bility and agility of a path tracking controller [31,32]. Figure 5 shows both the target path
and the trajectory of a vehicle. In Figure 5, the points A, B and C are on the target path,
which represent the peak, zero-crossing and convergence points, respectively. The points D,
E, F and G are on the vehicle trajectory, which represent the peak, zero-crossing, over-shoot
and convergence points, respectively. Five metrics, Mx, My, Mos, Mpx and Mgy, repre-
senting path tracking performance, are defined as Equation (37), based on the points along
the target path and vehicle trajectory in Figure 5. In Equation (37), the subscripts X and Y
correspond to the x- and y-positions of the corresponding point, respectively.

Mx = Dx — Ax = Dx —73.20

My =Dy — Ay = Dy —3.53

Mpx = Ex — Bx = Ex —91.50 (37)
Msx = Gx — Cx = Gx —190.00

Fy|-1.65
Mos = |1.65‘,+3.53 x 100

3.53m

Vehicle Trajectory 1.65m

732m  91.5m  190.0m
Figure 5. Measures used to tune PTC.

My and My represent the peak’s center and lateral offsets, respectively. In this study;,
agility and reachability are represented by Mx and My, respectively. If My exceeds —0.02 m,
the controller’s path tracking performance can be regarded as satisfactory. Mpg represents
the percentage of overshoot, which is identical to that of automatic control theory. This
indicates lateral damping, reflecting agility. In this paper, a satisfactory performance is
achieved if Mpg remains below 16%, which is equivalent to an overshoot of 0.85 m. Mpx
and Mgy represent the response delay and the settling delay, respectively. Mpx corresponds
to a delay, standing for the agility of longitudinal motion. Mpyx highly depends on p. Mgx
can be interpreted as the settling time, indicating the convergence speed of the vehicle’s
lateral motion toward a target y-position. Mgy is closely related to Mpg. In essence, smaller
absolute values of these metrics correspond to improved path tracking performance.

As mentioned previously, VSC and LSC aim for yaw rate tracking and lateral stability,
respectively. Typically, yaw rate tracking performance is assessed by the difference be-
tween real and reference yaw rates, while lateral stability performance is evaluated by the
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magnitude of B. It has been considered satisfactory if 5 is less than 3 degrees [51]. Let the
maximum absolute value of 8 be referred to as MASSA. The side-slip angular rate, when
combined with §, has been also employed as a measure of lateral stability [30]. Let this
denote the maximum absolute value of side-slip angular rate as MASSAR.

In this paper, the tuning parameters are the maximum allowable value ¢; given in
Equation (14) and the velocity gain k, given in Equation (5). There are three tuning
objectives when tuning these parameters in this paper. The first objective is collision
avoidance, which is achieved by tuning parameters such that My is larger than —0.02 m.
Generally, the best Mgy is attained when Mpg is around 0.9, provided that My exceeds
—0.02 m. The second objective is path tracking, which is achieved by tuning parameters
such that My, Mpx and Mgy are maintained as small as possible. Among them, the
minimum of Mpx clearly depends on p. The third objective is lateral stability, which is
achieved by tuning parameters such that MASSA is less than 2°.

4. Simulation and Discussion

To verify the effects of the CTSA on path tracking performance under low-friction
road condition, a simulation was conducted. The path tracking controllers, LQRN, LORC,
MPCN and MPCC, were implemented with MATLAB/Simulink R2019a, connected to
CarSim [52]. Test scenario was given in Figure 5. In the simulation, F-segment sedan
model in CarSim was selected as a test vehicle [52]. From simulation with the model under
step steering or steady-state cornering, the parameters and its values of the 2-DOF bicycle
model were obtained as given in the reference [25,30-32]. In this paper, a first-order system
was adopted to model actuators such as FWS and 4WS, and 4WIB and 4WID, where the
bandwidths of these actuators are set to 5 Hz and 2 Hz, respectively. The initial v, and u
were set to 60 km/h and 0.4, respectively. For the purpose of maintaining vy as constant
as possible, a built-in speed controller provided in CarSim was applied. The simulation
horizon was set to 15 s.

Generally, the larger J,, the larger B. For the reason, it is necessary to limit AM, to a
certain value so as to make &, small for IC#3. Fy yqx from F-segment sedan model in CarSim
is 7500 N where y is 1 [52]. This will be 3000 N if y is set to 0.4. As shown in Equation (29),
Fy at front wheels, i.e., AFy , was not used to generate AM, because §f is included in the
control input. From the geometric information of the test vehicle, the maximum available
yaw moment at rear wheels is calculated as 3000 x 2 x [, = 11,400 Nm. After AM, was
obtained from LQR with IC#3, it is limited by clipping it into 11,400 Nm in this paper. d;qx
of front and rear wheels was set to 30°. a,, was set to 5°, which is referred from CarSim tire
model as given in Figure 1.

The first simulation is done for LQRN and LQRC. Tables 2 and 3 show the simulation
results of LORN and LORC. As mentioned earlier, the control parameters were tuned
such that My is larger than —0.02 m and Mg is near 0.9. These two measures are nearly
the same as shown in Tables 2 and 3. For the reason, these are not used for comparison.
The percentages inside the parentheses in Table 3 represent the percentage reductions
of Mx, Mpx and Mgy relative to the corresponding values given in Table 2 for each
actuator combination. As shown in those tables, Mx, Mpx and Mgx of LQRC are improved,
compared to those of LQRN. This indicates that the CTSA can effectively limit a to ay,,
which generates Fy .

In case of LQRN, the actuator combination, FWS + 4WIB of IC#3, shows the best
performance in terms of Mpx and Mgx. On the contrary, in case of LORC, the actuator
combination, FWS + RWS of IC#3, shows the best performance in terms of My, Mpx and
Mgsx. Moreover, this combination is superior to IC#2 of LQRC, which used the identical
actuators, FWS and RWS. This means that any actuator combinations using 4WID and
4WIB are inferior to FWS + RWS of IC#3. The input configurations, IC#1 and IC#2, of LOR
do not require a control allocation. In IC#1 and IC#2, (5f and J;, are directly computed
and applied into steering actuators. However, IC#3 of LQR requires a control allocation,
which is complex and time-consuming. Due to its simplicity, IC#1 and IC#2 of LOR are



Appl. Sci. 2024, 14, 1066

12 of 20

recommended if one do not think the difference between IC#1/IC#2 and IC#3 is significant.
From these results, it can be concluded that CTSA is strongly recommended for better path
tracking. Moreover, it is also concluded that FWS + RWS of IC#3 is recommended as an
actuator combination instead of IC#2 in terms of path tracking performance, and that IC#1
or IC#2 is recommended as an input configuration instead of IC#3 in terms of simplicity
and ease of implementation.

Table 2. Summary of the simulation results with LQRN for IC#1, IC#2, IC#3.

Actuator Mx My Mpx Msx MASSA  MASSAR

Combinations (m) (m) Mos (m) (m) (deg) (deg/s)

1c#1 FWS 125 —0018 1.0 8.58 439 0.58 13.19
c#2 4WS 158  —0017 09 8.94 497 1.26 13.99
+RWS 115  —-0019 09 8.51 431 0.79 13.16

+RWS + 4WID 124 —0018 09 8.47 454 0.77 13.13

o +RWS + 4WIB 162  —0018 09 8.66 411 0.80 12.97
F(\:N?s’. +RWS + 4WID + 4WIB 147  —0018 09 9.4 552 0.80 13.25
+4WID 167 0018 09 9.04 5.10 0.60 13.38

+4WIB 169  —0017 09 8.14 357 0.68 12.71

+4WID + 4WTB 166  —0017 09 9.64 571 0.63 13.47

Table 3. Summary of the simulation results with LQRC for IC#1, IC#2, IC#3.

Actuator Mx My Mpx Mgy MASSA  MASSAR

Combinations m @ M m) m) ey  (degls)

IcH#1 FWS (%Z) ~0017 09 é’ﬁZ) (;QE/Z) 0.87 13.14
Ic#2 AWS (; '622)) ~0017 09 (36'32/30) (;'1%/20) 0.70 12.90
+RWS (2‘5%/2) 0017 09 (g’é%/f) (84%2) 0.83 13.73

+RWS + 4WID (‘7)'1%,2) —0018 09 (3'222) (;'32;) 0.79 1352

+RWS + 4WIB (;49)/70) 0018 09 (2'730/60) (;éz/},) 0.91 13.76

{3532 +RWS + 4WID + 4WIB (2'9%2) —0018 09 (ifo/Z) (8'122) 0.87 14.48
+4WID (31)'2102) —0018 09 (17 6602) (féi/oo) 0.96 13.36

+4WTB &;ﬁi) ~0018 09 (793/8) (325/0) 163 13.61

+AWID + 4WIB (26?’/90) ~0018 09 (2'610/60) (;6%2) 0.83 1323

Figure 6 shows the plots drawn from the simulation results of IC#1 of LQRN and
LORC. In Figure 6d,¢, the legends, FL, FR, RL and RR, stand for front left, front right, rear
left and rear right wheels, respectively. As shown in Figure 6a, é; was limited to a certain
value near a,,. Compared to the limits on the steering angles, +30°, &, i.e., 5°, is quite
small. As a result, F,,s at front wheels were not saturated and were generated to its own
maximum, as shown in Figure 6d. For the reason, TFMs of front wheels become 0, as
shown in Figure 6e, and the path tracking performance of LQRC was improved, compared
to LQRN, as shown in Figure 6b. Because the maximum F,’s are generated by FWS with
CTSA of LORC, TFMs of LQRC at front wheels became zero, which indicates the other
actuators are not needed for FWS to generate extra F,’s. This can be checked in Figure 6e.
On the other hand, as shown in Figure 6d, TFMs of LQRN at front wheels did not become
zero, which means the other actuators can generate extra F;’s at front wheels.

The second simulation is done for MPCN and MPCC. Tables 4 and 5 show the simula-
tion results of MPCN and MPCC. As shown in those tables, Mx, Mpx and Mgy of MPCC
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are improved, compared to those of MPCN. This coincides with the results of LQRC. This

means that CTSA can effectively limit « to a;,, which cause the maximum F,,.
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Figure 6. Simulation results with IC#1 of LOQRN and LQRC. (a) Steering angles; (b) Trajectories;
(c) Side-slip angles; (d) slip angles vs. lateral tire forces; (e) Tire force margin.

Table 4. Summary of the simulation results with MPCN for IC#1, IC#2, IC#3.

Actuator MX My M MDX MSX MASSA MASSAR

Combinations (m) (m) 0s (m) (m) (deg) (deg/s)
IC#1 FWS 2.10 —0.018 0.9 9.42 5.67 0.57 12.92
IC#2 4WS 217 —0.019 0.9 9.42 5.95 1.48 13.32
+RWS 2.07 —0.018 0.9 9.44 5.36 0.78 13.23
+RWS + 4WID 2.45 —0.018 0.9 9.78 5.84 0.80 13.25
Ci +RWS + 4WIB 2.35 —0.019 0.9 9.42 4.85 0.86 12.82
FW:; +RWS + 4WID + 4WIB 2.17 —0.019 0.9 10.16 6.34 0.83 13.01
+4WID 2.35 —0.019 0.9 9.80 5.83 0.61 13.38
+4WIB 2.05 —0.019 0.9 8.25 3.77 0.66 11.77
+4WID + 4WIB 217 —0.019 0.9 10.16 6.34 0.83 13.01

Table 5. Summary of the simulation results with MPCC for IC#1, IC#2, IC#3.

Actuator My My Mbx Msx ~ MASSA  MASSAR

Combinations (m) (m) Mos (m) (m) (deg) (deg/s)
Ic#1 FWS (;'7502) —0018 09 (g‘;ﬁ) (52’5602) 0.83 12.83
Ic#2 4WS (;'9502) 0019 09 (2’960/80) (52,;/2) 133 13.45
+RWS (1'120/20) —0018 09 (364202) (;’5‘22) 0.83 13.84
+RWS + 4WID (ii%/i) ~0018 09 (5'710/20) éﬁz) 0.80 13.15
+RWS + 4WIB (;’1%2) —0018 09 (37%/2) (2‘6602) 0.84 12,57
o ARWS + 4WID + 4WIB (31;2)) —0019 09 (5"6‘%,/2) (;5502) 0.84 13.73
+AWID (;ii/i) —0019 09 (f;’,f’o) (5;3/3) 0.90 13.26
+AWIB (2238) —0018 09 (767/3) (fb%Z) 1.88 11.31
+AWID + 4WIB L o019 09 647 157 0.84 13.73

(35%) (B6%)  (75%)




Appl. Sci. 2024, 14, 1066

15 of 20

Figure 7 show the plots drawn from the simulation results of IC#1 of MPCN and
MPCC. In Figure 7d,e, the legends, FL, FR, RL and RR, stand for front left, front right,
rear left and rear right wheels, respectively. As shown in Figure 7c, F;’s of MPCN were
saturated due to the large x. On the contrary, F,’s of MPCC were not saturated due to
the CTSA, as shown in Figure 7c. Because the maximum Fy's are generated by FWS with
the CTSA of MPCC, TFM of MPCC at front wheels became zero, which means the other
actuators are not needed for FWS to generate extra F,,’s. This can be checked in Figure 7d.
On the other hand, as shown in Figure 6d, TEM of MPCN at front wheels did not become
zero, which means the other actuators can generate extra F’s at front wheels.
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Figure 7. Cont.
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Figure 7. Simulation results with IC#1 of MPCN and MPCC. (a) Steering angles; (b) Trajectories;
(c) Side-slip angles; (d) slip angles vs. lateral tire forces; (e) Tire force margin.
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5. Conclusions

This paper presented a path tracking controller with CTSA on low-friction road surface.
The contents of this paper are summarized as follows:

e  This paper presented a method to impose a CTSA such that the maximum lateral
force is generated on low-friction road surface. The constraint is derived simply
from the definition of tire slip angle and easily applied into LOR and MPC. From
simulation results, the CTSA can greatly improve the path tracking performance on
low-friction surface.

e  The proposed CTSA makes the most of the lateral tire force. This means that there are
little tire forces left to improve the control performance. Under that condition, it was
shown that various combinations composed from RWS, 4WID, and 4WIB have little
effects on control performance.

e  From the simulation results, it is recommended that LQR is better than MPC in terms
of computation time and simplicity of controller structure. Moreover, RWS calculated
from the control yaw moment in IC#3 provided the best path tracking result. However,
IC#3 requires a control allocation, which is complex and time-consuming, compared to
IC#1 and IC#2. For the reason, IC#1 and IC#2 are preferred to IC#3 due to its simplicity
and ease of implementation if one do not think the difference between IC#1/IC#2 and
IC#3 is significant.

The CTSA adopted in this paper are easy to derive and simple to apply to LOR or
MPC. Moreover, a procedure to design LOR with bound constraints on the control inputs
are not needed. For the reason, it is recommended that a path tracking controller should
include the CTSA.

The limitations of the proposed method are to measure the yaw rate and velocities
and to estimate the side-slip angle with available sensors. To overcome these issues, sensor
specification and estimation schemes are to be investigated. In further research, experiments
on a scaled vehicle will be done with the proposed method. Moreover, extra experiments
will be performed on real vehicles on low friction conditions.
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Nomenclature

4WS 4-wheel steering

4WIB 4-wheel independent braking
4WID 4-wheel independent drive
CTSA constraint on tire slip angle
FWS front wheel steering

LQCF LQ cost function

LOR linear quadratic regulator
LQRC LQR with CTSAs

LORN LQOR without CTSAs

LSC lateral stability control
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MASSA
MASSAR
MPC
MPCC
MPCN
RWS
SMC
TFEM
VSC
WLS

Cf, C,

Cys €

Fy, Fy, F;
Fyi, F yir Fy
Fyi Fyr
F y,max
z

L

Ji
KrgRr,i
ky

Ly

Il
Mx, My
Mpx, Msx
Mos

N

m

q

Tgi, Tpi
Ts

tf/ ty

Ux, Uy

&m
af/ D‘l’

(Sf/ 57’

maximum absolute value of the side-slip angle over simulation horizon
maximum absolute value of side-slip angular rate over simulation horizon
model predictive control

MPC with CTSAs

MPC without CTSAs

rear wheel steering

sliding mode control

tire force margin derived from the friction circle (N)

vehicle stability control

weighted least square

cornering stiffness of front and rear tires (N/rad)

lateral offset error (m) and heading error (rad)

longitudinal, lateral and vertical tire forces of a tire (N)

longitudinal, lateral and vertical tire forces of i-th wheel (N)

front and rear lateral tire forces in the 2-DOF bicycle model (N)
maximum lateral tire force of a tire at & = &, (N)

matrix used for the constraint on RWS and 4WS in WLS based method
yaw moment of inertial (kg-m?)

LQ cost function for the input configuration IC#i

gain matrix of LQR for input configuration IC#i

velocity gain for preview distance (s 1)

preview distance (m)

distance from a center of gravity to front and rear axles (m)

differences between x- and y-positions at the peak points of the target path (m)

response and settling delays of vehicle trajectory with respect to target path (m)

percentage overshoot along y-direction in the lower lane of the target path
prediction horizon of MPC

vehicle total mass (kg)

vector of tire forces as a solution of WLS based method

braking and traction torques generated at i-th wheel from AM;, (N-m)
sampling interval of discrete-time system (s)

half of track widths of front and rear axles (m)

longitudinal and lateral velocities of CoG of a vehicle (m/s)

tire slip angle (rad)

tire slip angle where the maximum lateral tire force comes out (rad)
tire slip angles of front and rear wheels (rad)

side-slip angle of CoG of a vehicle (rad) = tanfl(vy /vx) = (vy/0x)

front and rear steering angles as a control input in LQR and MPC (rad)
control lateral tire force of rear wheels generated by an actuator (N)
control longitudinal tire force at i-th wheel, generated by an actuator (N)
control yaw moment as a control input in LQR and MPC (N-m)

tuning parameter on relaxation term of equality constraint

real and reference yaw rates (rad/s)

curvature at a particular point on a target path (m~1)

virtual weight on the longitudinal and lateral tire forces

the vector of virtual weights

the maximum allowable value of i-th term in LQ cost function
heading angle of a vehicle (rad)

desired heading angle obtained at preview point (rad)

tire-road friction coefficient

weight on i-th term in LQCF

weighting matrix of WLS based method

the product of y and F, = uF,
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